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Web Appendix A: Dilution submodels. We presented four dilution submodels

i Y = k)
1=1

in Sections 2.2 and 6.2 in the manuscript. In the first three submodels, the notation 7(k, ¢;) =
(k — ¢;)/cj. The fourth submodel is from Hung and Swallow (1999).

h(k,cj, \) = pry (Zj =1

Logistic submodel:

exp{AT(k,c;)}
(1/Se) +exp{A7(k,c;)} —1

h(k,’, Cj, /\) =

Probit submodel:
h(k,cj, \) = ®{®7(S.) + M (k, c;)}

Complementary log-log submodel:

h(k,cj, A) =1 —exp(—exp[In{—In(1 — S,)} + A7 (k, ¢;)])

Hung and Swallow (1999) submodel:

Sk

h(k,cj, A) = [ Y

Each of these submodels satisfies conditions (i) and (ii) stated in Section 2.2 of the manuscript.

Table 1 in the manuscript provides values of the logistic dilution submodel for different values
of A when S, = 0.99 and the master pool size ¢; € {5,10}. On the next page, we show
this same table for the probit, complementary log-log, and Hung and Swallow (1999) dilution
submodels. Each table assumes S, = 0.99 (as in Table 1 in the manuscript). Larger values of
A correspond to more dilution.



Table A.1: Probit dilution submodel.

A k=1 2 3 4 5 6 7 8 9 10

1.0 094 096 097 0.98 0.99
c;=95 1.7 083 090 095 0.98 0.99
24 0.66 081 091 097 0.99

1.0 092 094 095 096 097 097 098 0.98 0.99 0.99
c;=10 1.7 079 083 0.87 090 093 095 0.97 098 0.98 0.99
24 057 066 074 0.81 087 091 095 097 0.98 0.99

Table A.2: Complementary log-log dilution submodel.

A k=1 2 3 4 3 6 7 8 9 10

0.8 091 094 096 0.98 0.99
c;=5 12 083 089 094 097 0.99
1.6 072 083 091 096 0.99

0.8 089 091 093 094 095 096 097 098 0.99 0.99
c;=10 1.2 079 083 086 089 092 094 096 097 0.98 0.99
1.6 0.66 0.72 0.78 083 087 091 094 0.96 0.98 0.99

Table A.3: Hung and Swallow (1999) dilution submodel.

A k=1 2 3 4 ) 6 7 8 9 10

0.03 088 0.95 097 0.98 0.99
c;=5 007 077 090 095 097 0.99
0.11 0.69 0.85 092 096 0.99

0.03 078 088 093 095 096 097 098 0.98 0.99 0.99
c; =10 0.07 061 0.77 0.85 090 0.93 095 096 097 0.98 0.99
0.11 050 0.69 0.79 085 0.89 0.92 095 096 0.98 0.99




Web Appendix B: E-step expressions in Section 3.2. We provide closed-form expressions
for E(1;|Dp, 0) and E(Y;;|Dp, ), which are used in the EM algorithm described in Section
3.2. We also provide a simulation-based technique to approximate these expectations, which
is less time-consuming when the master pool sizes are large; e.g., ¢; > 20.

Closed-form expressions: The conditional expectation of I VIO k) is given
by E( Jk!DD, 0) = ,ujk/ Zszo fjs, Where
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for s =0,1,2,...,c;. In the expression above and henceforth, S, =1— 3., S, =1—S,, and

528, k=0
Bk, e % {1 — h(k, 5, VP2, k> 0.

The conditional expectation of 23‘ is E(}A;}J-IDD, 0) = pi;(Se ”Sl Y”) Zips ) Yoo tys, where pj
is given above and
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where ?(i)' = (}71]-, ,}7 1]-,37”1 o }76]-)’ is the collection of the true statuses of those
individuals in the jth pool except the ith one and Wi_;; = > ., i Yij.

Approximations: Calculating E(/;;|Dp, ) and E(ﬁj\DD, 0) can be too computationally
intense when the master pool sizes are large. To avoid this problem, one can use a Gibbs
sampler to approximate the expectations. In particular, one can sample the individuals’
latent statuses from the full conditional distribution Y; |Y(Z yj>» Pp, @ ~ Bernoulli(¢;;), where

Y (;); is defined above, (;; = C /(((1) + gi(](.))), and

1-Yij\ 7
C@'(jl) = pija(Wia; +1,¢;, \)(SX9S, )%
0 v =Yij -
¢ = (1= pya(Wieas, e N(S,05,")!
Here is a summary of the Gibbs sampling procedure:

1. Initialize ?(0), specify the number of Gibbs iterates GG, and set g = 1.

2. Sample }Zgg)|?gf);1),l)p, 0 ~ Bernoulli((;;), for i = 1,2,...,¢; and j = 1,2, ..., J, where

. Y() Y(g 1) ) Y(g 1))
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3. Set Y@ = ({{ﬁg),?( 9) Y(g ), where Y 9 — (}7(5]) Y9 ...,}N/C(jgj))’ for j=1,2,...,J.
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4. Repeat Steps 2 and 3 until g = G.

Using these samples, one can approximate E(I;;|Dp,0) by G~! ZG 1577, Y;Eg = k) and

E(Y;;|Dp,0) by G1°% V.9 A sufficient number of burn-in draws should be used before

g=1"1j
retaining samples to make the approximations.

Web Appendix C: Covariance matriz estimation for Dorfman testing. The observed infor-
mation matrix in Section 3.2 (for Dorfman testing) is given by

"Q0.0) {azc(em,;),?)

16) = ——5600 00

DD,O}. (C.1)

We provide details on how to estimate I(8)~! for logistic regression; i.e., logit{pr(ﬁj =1lx;) =
x;;B}, using the logistic dilution submodel h(k,c;, A) in Section 2.2. Derivations for other
dilution submodels follow similarly and are available from the first author. The components
required to compute the first term on the right-hand side of (C.1) are
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and 9°Q(0,0)/9B80\ = 0, where recall 7(k,c;) = (k — ¢;)/c¢; and calculating E(I;x|Dp,0) is
described in Web Appendix B. Calculating the second term on the right-hand side of (C.1) is
more complex. Note that
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Calculating the covariance matrix of this quantity is extremely difficult analytically, so we
suggest approximating it (at the point of convergence of the MLE) using the Gibbs sampler
described in Web Appendix B. Specifically, after setting 8 = 5, draw Y;gg ,fori=1,2, .., ¢,
j=1,2,...,J,and g = 1,2,...,G. From this sample, calculate

ST
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for g = 1,2,...,G, where [](i) =ZI(> 7 Y9 = = k). The second term on the right-hand side

=1 Zj
of (C.1), at the point of convergence of the MLE, can be approximated by using C(0), the
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sample covariance matrix of l'é”(@),l’é?’(e), o i(CG)(H), evaluated at @ = 6. Finally, one can

estimate 1(0) using 1(8) = —52Q(6, 8)/0000' — C(6) and 1(6)~" using I(8)~'. Recall that in
Section 5 of the manuscript, we observed very strong agreement between the sample standard
deviation of the maximum likelihood estimates and the averaged standard error, suggesting
that this approach to estimate I(@)~! is accurate in large samples.

Web Appendix D: Additional simulation results from Section 5. The following results
assume the population regression model stated in Section 5 in the manuscript.

e Page 6. Table D.1: Simulation results for master pool testing (MPT). This is the
companion table to Table 2 in the manuscript. The number of individuals is N = 5000.

e Page 7. Table D.2: Simulation results for master pool testing (MPT). This is the same
table as Table D.1, except the number of individuals is N = 20000.

e Page 8. Table D.3: Simulation results for Dorfman testing (DT) with variable master
pool sizes. True dilution submodel: Logistic. Assumed dilution submodel: Logistic; i.e.,
the dilution submodel is correctly specified.

e Page 9. Table D.4: Simulation results for Dorfman testing (DT) with variable mas-
ter pool sizes. True dilution submodel: Hung and Swallow (1999). Assumed dilution
submodel: Hung and Swallow (1999); i.e., the dilution submodel is correctly specified.

e Page 10. Table D.5: Simulation results for Dorfman testing (DT) with variable master
pool sizes. True dilution submodel: Logistic. Assumed dilution submodel: Hung and
Swallow (1999); i.e., the dilution submodel is misspecified.

e Page 11. Table D.6: Simulation results for Dorfman testing (DT) with variable mas-
ter pool sizes. True dilution submodel: Hung and Swallow (1999). Assumed dilution
submodel: Logistic; i.e., the dilution submodel is misspecified.

e Page 12. Table D.7: Summary of dilution parameter estimates. This table provides
summaries of the dilution parameter estimates A from the simulations in Table 2 and
Table D.3.

e Page 13. Table D.8: LRT for dilution when the submodel is misspecified. This ta-
ble shows that our LRT (from Section 4) attains the nominal size under each dilution
submodel h(k, cj, A) and has desirable power properties even when the submodel is mis-
specified.

e Pages 14-15. Figures D.1-D.2: ECDF of B = 500 simulated values of the LRT statistic
Tr.r under Dorfman testing (DT) when A = 0 (no dilution). The ECDF is compared to
the CDF of the %X% + %X% mixture. Figure D.1: ¢; = 5. Figure D.2: ¢; = 10.

e Pages 16-17. Figures D.3-D.4: ECDF of B = 500 simulated values of the LRT statistic
T1.r under Dorfman testing (DT) when A > 0 (dilution). The LRT statistic is calculated
under both correct and incorrect dilution submodel assumptions. Figure D.3: ¢; = 5.
Figure D.4: ¢; = 10.
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Figure D.1: Empirical CDF (ECDF) of B = 500 simulated values of the LRT statistic T
under Dorfman testing (DT) when A = 0; i.e., Hy : A = 0 is true. The ECDF is shown in blue.
The CDF of the $x3 + 3 x7 mixture is shown dashed in black. Top: Hung and Swallow (1999)
dilution submodel. Bottom: Logistic dilution submodel. Left: Random pooling. Right:
Homogeneous pooling. For each of the B = 500 data sets, the number of individuals is
N = 5000 and the master pool size is ¢; = 5.
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Figure D.2: Empirical CDF (ECDF) of B = 500 simulated values of the LRT statistic T r
under Dorfman testing (DT) when A = 0; i.e., Hy : A = 0 is true. The ECDF is shown in blue.
The CDF of the $x3 + 3 x7 mixture is shown dashed in black. Top: Hung and Swallow (1999)
dilution submodel. Bottom: Logistic dilution submodel. Left: Random pooling. Right:
Homogeneous pooling. For each of the B = 500 data sets, the number of individuals is
N = 5000 and the master pool size is ¢; = 10.
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Figure D.3: Empirical CDF (ECDF) of B = 500 simulated values of the LRT statistic T
under Dorfman testing (DT) when A > 0; i.e., Hy : A = 0 is not true. The Hung and Swallow
(1999) dilution submodel is the true submodel. Results for Hung and Swallow (1999) are
shown dashed in black; results under the misspecified logistic submodel are shown in blue.

Top: A = 0.03. Middle: A = 0.07. Bottom: A = 0.11.

Left: Random pooling. Right:

Homogeneous pooling. For each of the B = 500 data sets, the number of individuals is

N = 5000 and the master pool size is ¢; = 5.
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Figure D.4: Empirical CDF (ECDF) of B = 500 simulated values of the LRT statistic T
under Dorfman testing (DT) when A > 0; i.e., Hy : A = 0 is not true. The Hung and Swallow
(1999) dilution submodel is the true submodel. Results for Hung and Swallow (1999) are
shown dashed in black; results under the misspecified logistic submodel are shown in blue.

Top: A = 0.03. Middle: A = 0.07. Bottom: A = 0.11.

Left: Random pooling. Right:

Homogeneous pooling. For each of the B = 500 data sets, the number of individuals is

N = 5000 and the master pool size is ¢; = 10.



